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Abstract—In large-scale multiple-input multiple-output
(MIMO) systems, high cost and high power consumption of
RF chains typically prohibit the use of traditional baseband
beamforming which requires one distinct radio-frequency
(RF) chain per antenna. One possible architecture to reduce
the number of RF chains is hybrid beamforming in which
the overall beamformer consists of a concatenation of an
analog RF beamformer implemented using phase shifters (PSs)
and a low-dimensional baseband digital beamformer. However,
conventional hybrid beamforming designs require high-resolution
PSs, which are expensive. In this paper, we consider transceiver
design for maximizing the spectral efficiency of a large-scale
MIMO system with hybrid beamforming architecture where
only finite-resolution PSs are available at both ends. We propose
a heuristic transceiver design for the critical case where the
number of RF chains is equal to the number of data streams.
We show that the proposed hybrid beamforming design can
achieve a rate close to that of optimal exhaustive search. We also
suggest how to generalize the algorithm for the setting where
the number of RF chains exceeds the number of data streams.
We show that the generalized algorithm can use the extra RF
chains to significantly improve the system performance in the
case of low-resolution PSs.

I. INTRODUCTION

Millimeter wave (mmWave) communication has been con-
sidered as a strong candidate for achieving high throughput in
future fifth generation (5G) wireless networks [1]. The rather
short wavelength of the mmWave systems allows more antenna
elements to be packed in the same physical dimension, thus
enabling the implementation of large-scale MIMO array. In the
conventional beamforming schemes for MIMO systems, beam-
forming is performed digitally at the baseband which enables
both phase control and amplitude control of the signals, but
also requires the use of one dedicated RF chain per antenna
element. However, the high cost and power consumption of the
RF chains [2] can prohibit the implementation of such fully-
digital beamforming schemes in large-scale MIMO systems.

To address the challenge of limited transmit/receive RF
chains, different schemes have been studied in the literature.
Analog or RF beamforming implemented using phase shifters
(PSs) is considered in [3], [4], but the difficulty of controlling
the signal magnitude makes its performance not as good as the
fully-digital beamforming schemes. Antenna subset selection
implemented using analog switches is considered in [5], [6].
However, antenna selection provides limited array gain and
has relatively poor performance in correlated channels [7].
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This paper addresses the challenge of limited trans-
mit/receive RF chains by considering a two-stage hybrid digi-
tal and analog beamforming architecture. The hybrid beam-
forming architecture is extensively studied in the literature
[8]-[11]. For the single-user MIMO system, [8]-[10] propose
different heuristic hybrid beamforming designs to maximize
the spectral efficiency under total power constraint at the
transmitter. However, the existing hybrid beamforming designs
typically assume the use of infinite-resolution PSs for imple-
menting the analog beamforming part.

This paper proposes novel hybrid beamforming design of
a single-user large-scale MIMO system for spectral efficiency
maximization, where only finite-resolution PSs are available.
We first focus on the critical case where the number of RF
chains is equal to the number of data streams, and show
numerically that the achievable rate of the proposed design
is close to the rate of optimal solution obtained by exhaustive
search, while being significantly better than the achievable rate
of quantized version of the existing algorithms when very-low-
resolution PSs are used. We further generalize the algorithm to
the setting where the number of RF chains exceeds the number
of data streams, and show numerically that extra RF chains
can be used to trade off the resolution of PSs.

II. SYSTEM MODEL

Consider a single-user MIMO system in which a transmitter
with N antennas and NJF transmit RF chains sends N,
independent data symbols to a receiver equipped with M
antennas and NRF receive RF chains. It is assumed that
Ny < N} < N and N, < NRFY < M. To address the
challenge of limited RF chains, we consider a hybrid digital
and analog beamforming architecture at each end, shown in
Fig. 1. To simplify the notation, we assume that the number
of RF chains at the transmitter and the receiver is identical;
ie, NRF = NRF — NRF however the results can be easily
applied to the general setting.

In the hybrid beamforming architecture, the overall precoder
consists of an N®F x N digital precoder, Vp;,, followed by
an N x NRF RF precoder, Vgg. The transmit signal is

X = VRFVDigsa (1)

where s € CV+*! is the vector of intended messages to the
receiver, normalized such that E{ss”} = I . Considering a
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Fig. 1: A large-scale MIMO system with hybrid beamforming
architecture at the transmitter and the receiver.

narrowband block-fading channel, the received signal is

2

~

y1 = HVgrVpigs + z,

where H € CM*N s the channel matrix and z

CN(0,0°I,) is the additive white Gaussian noise. The re-
ceiver uses an M x NRF RF combiner, Wgg, to obtain the
processed signals as yo = WgHVRFVDigerWg:z. Finally,
a digital combiner, Wpj, € CN¥xN =, is used at the receiver
to obtain the final digital processed signals as

ys = Whi, Wit HVgp Viigs + W Wiz, (3)

As shown in Fig. 1, the RF beamformers in the hybrid
structure are implemented using analog PSs which implies
constant modulus constraints on the elements of the RF
beamformers. However, the components required for accurate
phase control can be expensive [12], especially since the
number of PSs is proportional to the number of antennas.
Therefore, in practical implementation, finite-resolution PSs
are used, which implies limited choices for the entries of the
RF beamformers; i.e., Vgp(m,n) € F and Wgg(m,n) € F
where F = {l,w,w?,...w™ 1} and w = ¢ es and nps is
the number of phases that can be realized. Typically, nps = 2°
where b is the number of bits of resolution of PSs.

This paper considers the problem of the hybrid beamform-
ing design to maximize the overall spectral efficiency under a
total power constraint at the transmitter as

R (4a)

maximize
VrE, Vpig WRrE, Wpig

subject to Tr(VrrVig Vg Vir) < P (4b)
Vre(m,n) € F, Ym,n (4¢)
Wrie(m,n) € F, Ym,n (4d)

where P is the transmitter power budget, and R is the overall
spectral efficiency assuming Gaussian signalling formulated as

1
R =log, Iy + — Wi (W;'W,) "W HV, V{'H"|, (5)

where V; = VgpVpj, and W; = WgrWp;,. For fixed
RF beamformers, the optimal digital beamformers can be
easily found by solving (4) over Vp;, and Wp;,. However,
the optimization over Vgp and Wgg is more challenging. In
theory, since the possible choices for RF beamformers are
finite, the optimal solution of (4) can be found by exhaustively
searching over all such choices. However, the number of

possible choices for RF beamforming is exponential in the
number of antennas and the resolution of the PSs. In this paper
we aim to propose a fast heuristic algorithm that achieves a
rate close to the optimal rate of the exhaustive search method.

III. HYBRID BEAMFORMING DESIGN FOR N&F = N,

First, we consider the design of hybrid precoder and com-
biner for the critical case where NRF = N,. This case is called
critical since in infinite-resolution PS scenario, it can be shown
[10] that the hybrid beamforming structure needs at least IV,
RF chains at each end to be able to achieve a rate close to the
rate of the optimal fully-digital solution.

A. Transmitter Design

The optimization problem (4) involves a joint optimization
over the transmitter precoders and receiver combiners. Similar
to [9], [10], this paper considers a decoupled design by consid-
ering the maximization of the mutual information between the
intended messages and the received signal for designing the
precoders first, then the maximization of the overall spectral
efficiency for designing the combiners. First, the problem of
designing the hybrid precoders can be written as

1
log,|Tas + EHVRFVDingng:HH (6a)

max
‘VrE, Vbig
st Tr(VreVpig Vi Vir) < P, (6b)
Vgrr(m,n) € F, ¥Ym,n. (6¢)

The optimization problem (6) is challenging because it in-
volves a product of Vg and Vpig, and the design of Vgr
is combinatorial. This paper decouples the design of Vp;,
and Vgr using a procedure adapted in [10], which considers
the same problem for the infinite-resolution PSs. First, we
show that the optimal Vp;, for a fixed Vg typically satisfies
VDingig o I, regardless of the design of Vgg. Then, assum-
ing such a digital precoder, we devise an iterative algorithm
to tackle the combinatorial RF precoder design problem.
The numerical results show that for low-resolution PSs, the
proposed method has a better performance as compared to the
straightforward approach of quantizing the solution of [10].
Finally, for designed Vgp, we optimize Vpis by solving (6).

1) Digital Precoder Design: Let Q = VgL Vgr and H, =
HVz:Q /2. 1t is easily verified [10] that the optimal digital
precoder for a fixed RF precoder has a well-known solution;
i.e., Vpig = Q7 /2U.T, where U, is the set of eigenvectors
corresponding to the NN largest eigenvalues of HH, and T,
is the diagonal matrix of water-filling power allocation.

The optimal digital precoder when the number of antennas
is large approximately satisfies VDingg o I, regardless of
the design of RF precoder. This is because the off-diagonal
entries of VELVgr is approximately the inner product of two
N x 1 random vectors with elements chosen from F, which
is typically much less than IV for large N, while the diagonal
elements are exactly N. This observation has already been
made in [9] for the case of infinite-resolution PSs, but is also
true for the finite-resolution case. To find the proportionality
constant, we further assume that the effective channel operates
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in the high SNR regime which implies that equal power
allocation is optimal; i.e., T', ~ «/P/ NRFI. So, optimal digital
precoder is Vp;, &~ YU, where ~? P/ (NNRF). Since U,
is a unitary matrix, we have Vpig Vi, ~ 7°L

2) RF Precoder Design: We now consider the design of the
RF precoder assuming VDlngg ~+?1. With this assumption,
the power constraint in (6b) is automatically satisfied, regard-
less of the design of Vgg. Therefore, the RF precoder design
problem is

2
max logy|[In, + %Vﬁ;HHHVRF (7a)
VRr ’ g

s.t.  Vgp(m,n) € F, VYm,n. (7b)

Since the constraints are completely decoupled in (7), we can
use the column update design approach introduced by [13].
Note that the same strategy is used in [10] for the infinite-
resolution PSs; however, the subproblem for designing each
column of Vgg now involves an extra quantization step for
the finite-resolution case.
Let F; = HYH. The contribution of the k" column of the
RF precoder to the objective function in (7) can be isolated as
logy |Cr| + log, (1 + —v,&’? Gkv,g’;>) , (8)
where Cr = T+ L(VE)HF,VE: and G, = Fy —
F,VE:.C, (VRF)H F, is a positive semidefinite matrix and
VﬁF is the sub-matrix of Vg with k%" column removed. The
algorithm seeks to increase (8) iteratively over each column of
Vgr assuming that the other columns are fixed. Since Cy, is
independent of vg;;) and log(.) is an increasing function, the
subproblem for updating the k" column is just

(k) (k)

max Vxy GrVpy (9a)
Vl({F)
st. vy e F, Yi=1,...,N, (9b)
where v( )( ) is the i*" element of the vector vlg];).
Lemma 1. Any local optimal solution of (9) satisfies
Vi () = o(v (ngp (0)), ¥i=1,....N, (10)
where for a non-zero complex variable a, 1(a) = ‘%‘ and for

a =0, 9¥(a) =1, and g, is the element of Gy at the i*"
row and (*" column. The function Q(c) quantize a complex
unit-norm variable c to the nearest point in the set JF.

Proof. Considering the fact that |vRF (i)|?> = 1, the objective
function of (9) can be rewritten as

vl({;) G vlgk) C(k)JrQRe{v(k)

nﬁk) },

k H k
where §( ) =gk i+2Re{>, Zn#v}({})(m) gk, vk (n)}
and 77 =2 04 ZvlgF) (¢) are independent of the i‘" element

(1)

of the vector vlgl;). Assuming all of the elements of the vector

(k) are fixed except the "

VRF element, we need to maximize

Algorithm 1

Set Vgyr = 1N><NRF'
for k =1— N¥ do
Construct Gy, as defined following (8).
Find V;, by solving the convex problem (12).
Find initial vé’;) by randomization procedure of [14].
end for
for k =1— N¥ do
Construct Gy, as defined following (8).
while (10) is not satisfied do
fori=1— N do
Vi () = Q(4(Z o vl )
end for
end while
: end for
: Check convergence. If yes, stop; if not go to Step 7.

AN i e

—_— = = =
DR 2 o0

H
Re{vl(;;) (4) ngk)} which is equivalent to minimizing the angle
between vgf:)(i) and ™ on the complex plane. Since v( )( )
is constrained to be chosen from the set F, we should have

0= (s ts0)).

which completes the proof. O

Therefore, a local maximizer of (9) can be found by itera-
tively updating the elements of VI(Q’;‘) according to (10). Note
that, in each such update, the objective function in (9) always
increases. The algorithm terminates when (10) is satisfied for
all elements of vg;-). According to Lemma 1 this point is a
local optimal solution to (9). The algorithm always terminates
properly since the set F is finite.

The natural question arises: How good is the local optimal
solution of each subproblem (9) given by the proposed iterative
algorithm? In the following, we modify the algorithm to
provide a performance lower bound on that.

A lower bound on the expected performance of the solution
of (9) can be found by using SDP relaxation method in [14].
Consider the following complex SDP relaxation of (9)

max Tr(ViGy) (12a)
V,ECNXN

st V,=0 (12b)

Vi(i,i)=1, Yi=1,...,N. (12¢)

Since this problem is convex, the optimal solution can be
found efficiently. Suppose V7 is an optimal solution of the
problem (12). One conventional way to generate a feasible
vl(;;) from the solution of the (12) is to draw a random vector
¢ ~ CN(0,V3), then to quantize each element of ¢ to the
nearest point in F. In [14], it is shown that the expectation of
the objective function of the solution obtained using the above

procedure is greater than o, Tr(V;Gy), where

2
Qnps = \ ni(1—cos 2% npg
)

8m

if nps = 2

lf nps 2 3

13)

Therefore, if we first obtain vl({];;) using the solution of the

SDP problem in (12), then use it as an initial point for the

138



2015 IEEE 16th International Workshop on Signal Processing Advances in Wireless Communications (SPAWC)

proposed iterative algorithm, the overall algorithm ends up
with a local maximizer with the above lower bound. Although,
this approach provides a theoretical tool for having a lower
bound on the performance of the algorithm, it imposes extra
computational burden to the algorithm. Further, our simula-
tions show that adding the SDP actually does not improve the
overall performance of the algorithm significantly. But it may
be useful to include SDP in early stages to reduce number of
the iterations. In this paper, we propose to use SDP only in
the first iteration. The proposed algorithm for solving the RF
beamformer in (7) is summarized in Algorithm 1.

B. Receiver Design

Finally, we seek to design the hybrid combiners that
maximize the achievable rate for the designed precoder. For
NRBE = N, the design of Wgr and W, can be decoupled
without loss of optimality by designing Wrgg first then Whp;,
[10]. Moreover, assuming WI{JFWRF ~ MT, it is shown in [10]
that the RF combiner design problem can be formulated in the
same form as the RF precoder design problem (7). Therefore,
the RF combiner can also be obtained using Algorithm 1.
Finally, the optimal digital combiner is the MMSE receiver.

IV. HYBRID BEAMFORMING DESIGN FOR NF > N,

In the previous section, a heuristic algorithm is proposed for
the case that NRF = N,. When N > N,, the transmitter
design problem can still be formulated as in (6). For any given
RF precoder, the optimal digital precoder can still be found
analogously to the case N RE — N_ however now it satisfies
VDingig ~ 72?[In. 0]. Assuming that digital precoder, the
objective function of the (6) can be written as

Ns 72
1Og2 H(l + g/\l)v

i=1

(14)

where )\; is the i'" largest eigenvalues of VILHH HVgg.
Since maximizing a function of subset of eigenvalues is
difficult, we instead maximize an expression including all of

RF
the eigenvalues, i.e., log, vazl 1+ %Ai)’ or equivalently

2
logy|Tywr + L5 VEHHV g . (15)
g

This approximation is reasonable for the practical settings
where NRF is not too much larger than N,. The approximated
RF precoder design problem is now formulated similar to
(7). So, Algorithm 1 can be used to design the RF precoder.
In other words, we suggest to first find the RF precoder
assuming the number of data streams is equal to the number
of RF chains, then for given RF precoder, to design the digital
precoder for the actual number of data streams. At the receiver
side, we still suggest to design the RF combiner first, then set
the digital combiner to be the MMSE solution.

V. SIMULATIONS

In this section, simulation results are presented to show
the performance of the proposed algorithm. The propagation
environment of the large-scale MIMO systems is modeled as
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Fig. 2: Spectral efficiencies versus SNR for different methods
in a 10 x 10 system where L = 15, N® = N, =2 and b = 1.

a geometric channel with L paths between the transmitter
and the receiver [9]. Assume an antenna configuration with
uniform linear array, the channel matrix can be expressed as

L
NM
H=\/—— ; acar(¢r)a(@)", (16)
where ay ~ CN(0, 1) is the complex gain of the ¢*" path, and

¢t €0, 27), ¢ € [0, 27), and a,.(.) and a;(.) are the antenna
array response vectors at the receiver and the transmitter,
respectively. The antenna array response vector in a uniform
linear array configuration with NV antenna elements is modeled

as a(d)) — ﬁ“’ ejk:dsin(¢>)7 o ejkd(Nfl) sin(d))]T’ where
k= 277', A is the wavelength and d is the antenna spacing.

In the following simulations, we consider an environment
with L = 15 scatterers with uniformly random angles of
arrival and departure and d = % For each simulation, the
average spectral efficiency is plotted versus signal-to-noise-
ratio (SNR = %) over 100 channel realizations.

In the first simulation, we consider a 10 x 10 MIMO system
with hybrid structure in which 1-bit PSs are available and
NRF — N, = 2. We consider a relatively small MIMO
system with low-resolution PSs in order to be able to compare
the performance of the proposed algorithm with that of the
exhaustive search method. We also show the performance
of the quantized version of the algorithms in [9], [10] as a
baseline, where the RF beamformers are first designed under
the assumption of infinite-resolution PSs, then each element
of the RF beamformers is quantized to the nearest point of the
set F. Finally, for the designed RF beamformers, the digital
beamformers are optimized in each case. Fig. 2 shows that the
performance of the proposed design for the hybrid structure
with 1-bit resolution PSs is very close to that of the exhaustive
search while there is a significant gap between the performance
of the proposed method with the quantized version of the
algorithms in [9], [10].
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Fig. 3: Spectral efficiencies versus SNR for different methods
in a 64 x 16 system where L = 15, NRF = N, = 4,

The second simulation considers a 64 x 16 MIMO system
with NRF = N, = 4. Fig. 3 shows that the performance gain
of the proposed algorithm in comparison with the quantized
version of [10] is larger when lower resolution PSs are used.
This suggests that designing the hybrid beamformers for finite-
resolution PSs is crucial when very-low-resolution PSs are
used; i.e., here when b = 1 or 2. Moreover, Fig. 3 indicates
that the performance of 3-bit PSs is very close to that of hybrid
beamforming with infinite-resolution PSs.

Finally, we study the effect of the number of RF chains
on the performance of the proposed algorithm for a 64 x 16
MIMO system in which N, = 4. Fig. 4 verifies that by using
the proposed strategy in Section IV, the spectral efficiency
of the overall system can be improved by utilizing more RF
chains than the number of data streams. Fig. 4 also shows
that adding extra RF chains is more effective when very-low-
resolution PSs are used; i.e., b=1. Thus, the extra RF chains
can be used to trade off the resolution of PSs.

VI. CONCLUSION

This paper considers hybrid beamforming for single-user
large-scale MIMO systems with limited number of RF chains
and finite-resolution PSs. A fast heuristic algorithm is pro-
posed for the case where the number of RF chains is equal to
the number of data streams. The simulation results verify that
the performance of the proposed algorithm is close to that of
the exhaustive search method. We show that this approach has
significantly better performance as compared to the quantized
version of existing hybrid beamforming algorithms when very-
low-resolution PSs are used. Finally, we generalize our algo-
rithm for the setting where the number of RF chains exceeds
the number of data streams, and show that the achievable rate
can be improved significantly by adding extra RF chains in
low-resolution PS case.

30, T T T T
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- RF_
_E_Proposed Algorithm, N =N+l

% Proposed Algorithm, NRF=NS

Spectral Efficiency (bits/s/Hz)
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Fig. 4: Spectral efficiencies versus SNR for different methods
in a 64 x 16 system where L = 15, N, = 4.

REFERENCES

[1] T. S. Rappaport, S. Sun, R. Mayzus, H. Zhao, Y. Azar, K. Wang, G. N.
Wong, J. K. Schulz, M. Samimi, and F. Gutierrez, “Millimeter wave
mobile communications for 5G cellular: It will work!” IEEE Access,
vol. 1, pp. 335-349, 2013.

[2] C. H. Doan, S. Emami, D. A. Sobel, A. M. Niknejad, and R. W.
Brodersen, ‘“Design considerations for 60 GHz CMOS radios,” IEEE
Commun. Mag., vol. 42, no. 12, pp. 132-140, 2004.

[31 Y. M. Tsang, A. S. Poon, and S. Addepalli, “Coding the beams:
Improving beamforming training in mmWave communication system,”
in IEEE Global Commun. Conf. (GLOBECOM), 2011, pp. 1-6.

[4] S. Hur, T. Kim, D. Love, J. Krogmeier, T. Thomas, and A. Ghosh,
“Millimeter wave beamforming for wireless backhaul and access in
small cell networks,” IEEE Trans. Commun., vol. 61, no. 10, 2013.

[5] S. Sanayei and A. Nosratinia, “Antenna selection in MIMO systems,”
IEEE Commun. Mag., vol. 42, no. 10, pp. 68-73, 2004.

[6] A. F. Molisch, M. Z. Win, Y.-S. Choi, and J. H. Winters, “Capacity of
MIMO systems with antenna selection,” IEEE Trans. Wireless Commun.,
vol. 4, no. 4, pp. 1759-1772, 2005.

[71 Q. H. Spencer, B. D. Jeffs, M. A. Jensen, and A. L. Swindlehurst,
“Modeling the statistical time and angle of arrival characteristics of an
indoor multipath channel,” IEEE J. Sel. Areas Commun., vol. 18, no. 3,
pp. 347-360, 2000.

[8] X. Zhang, A. F. Molisch, and S.-Y. Kung, “Variable-phase-shift-based
RF-baseband codesign for MIMO antenna selection,” IEEE Trans. Signal
Process., vol. 53, no. 11, pp. 40914103, 2005.

[9] O. El Ayach, S. Rajagopal, S. Abu-Surra, Z. Pi, and R. Heath, “Spatially

sparse precoding in millimeter wave MIMO systems,” IEEE Trans.

Wireless Commun., vol. 13, no. 3, March 2014.

F. Sohrabi and W. Yu, “Hybrid digital and analog beamforming design

for large-scale MIMO systems,” in Proc. Int. Conf. Acoust., Speech,

Signal Process. (ICASSP), Brisbane, 2015.

L. Liang, W. Xu, and X. Dong, “Low-complexity hybrid precoding in

massive multiuser MIMO systems,” IEEE Wireless Commun. Lett., pp.

653-656, 2014.

J. D. Krieger, C.-P. Yeang, and G. W. Wornell, “Dense delta-sigma

phased arrays,” IEEE Trans. Antennas Propag., vol. 61, no. 4, pp. 1825—

1837, 2013.

Z. Pi, “Optimal transmitter beamforming with per-antenna power con-

straints,” in IEEE Int. Conf. Commun. (ICC), 2012, pp. 3779-3784.

S. Zhang and Y. Huang, “Complex quadratic optimization and semidef-

inite programming,” SIAM J. Optim., vol. 16, no. 3, pp. 871-890, 2006.

[10]

(11]

[12]

[13]

(14]

140



